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Abstract: The paper includes a summary and a background of long-time research conducted
by a research team in the Institute of Electrical Engineering and Computer Science at
Silesian University of Technology. The research work has principally been related to selected
problems in the field of analysis and synthesis of systems aimed at symmetrisation and
improvement of some power quality parameters. This paper constitutes a first part of the
report on the research. It has been devoted to eﬀective elimination of higher harmonics and
reactive power compensation by means of parallel active power filters. The other problem
discussed in this paper is related to this issue and it is very important from the economic point
of view; it addresses optimal sizing and placement of active power filters in investigated
power networks.
Key words: active power filters, APF, compensation of higher harmonics, optimal APF
sizing and placement, power quality

1. Introduction
Power quality as well as its improvement methods are among problems attracting more and
more attention recently. Electrical loads work in optimal or almost optimal conditions only if
they are supplied with nominal voltage and values of all the other parameters defining power
quality are in the range regarded as acceptable in accordance with standards. Power quality for
AC circuits is defined by such parameters as RMS value of voltage across load terminals, supply
voltage variation, voltage and current waveform deformation, symmetry in three-phase systems,
frequency, overvoltages as well as short and long power outages. Analysis of phenomena in
AC supply systems containing higher harmonics (caused by deformations of supply voltage and
current waveforms) is a challenging research problem which should not be solely restricted to
THD control. Higher harmonics in voltage and current waveforms can lead to:
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– power network overloads due to increase of RMS values, among others, in neutral wires of
three-phase systems,
– early ageing of electrical machines, insulation and capacitor banks used for reactive power
compensation,
– dangerous breakdowns caused by ferroresonance and resonance phenomena.
It must be stressed that voltages generated by synchronous generators are sinusoidal and
symmetrical and the waveform deformation is usually a result of large asymmetrical loads such as
electric arc furnaces, power electronic devices and even a large number of low power electronic
loads, e.g. switched-mode power supplies used in energy-saving lamps.
Power quality improvement can be attained with the help of active power filters (APFs) which
are connected to selected nodes of power network. The general idea of such an approach, followed
by analysis of the problem of delays occurring in APF control system and its exemplary solution
using a predictive current controller, has been described in Section 2.
The third section is devoted to the problem of APF sizing and placement. It describes the
current state of the art in the field of optimization approach to APF placement with particular
reference to the results obtained by the authors.

2. Active power filters
Elimination of higher harmonics from current and voltage waveforms may be achieved by
using compensators connected between the source and load. The best solution for that is an
active power filter [1–10]. In general, an APF compensates instantaneous deviations of the
current/voltage waveform from sinusoidal shape. It may be described as the power electronic
source of additional current (or voltage), connected in parallel (or in series) to the load. Sum
of filter current (voltage) and supply line current (voltage) will result in source current (or load
voltage) being sinusoidal (in the ideal case). All undesirable components of voltage or current
are closed in the load-APF circuit and do not have load impact on the supply source. Bridge
inverters using an insulated gate bipolar transistor (IGBT) or a metal-oxide semiconductor fieldeﬀect transistor (MOSFET) are used to develop a current/voltage source (mostly voltage source
inverters (VSIs) are used, with energy storage provided by a capacitor, rarely current inverters
with inductive energy storage). The inverters are controlled in such a way that output waveforms
follow up standard (model) waveforms.
APFs are designed to operate in diﬀerent supply systems such as:
– single-phase,
– three-phase three-wire (this is the most common system),
– three-phase four-wire (the system, which makes it possible to compensate current in neutral
wire).
One of the distinctive features of the active power filters is that they realize the function of a
controlled voltage or current source. Thus, two basic types of APFs can be distinguished: a parallel
one, injecting additional current into the system, and a series one, playing a role of an additional
voltage source. In both cases, current or voltage generated by the APF results in elimination of
unwanted components, e.g. higher harmonics in power system voltages and currents.
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APFs could have many applications depending on their structure:
– filtration of current and voltage higher harmonics,
– voltage symmetrisation,
– elimination of voltage flicker,
– load balancing,
– reactive power compensation for fundamental frequency.
A parallel APF is usually developed with the help of a three-phase power inverter accompanied
by reactors which is equivalent to a three-phase current source. In most applications the inverter
is controlled by a tracking proportional-integral controller (PI) and the reference current is
generated on the basis of a given power theory. The idea of the compensation using a parallel
APF is presented in Fig. 1.

Fig. 1. Diagram of supply system with parallel active power filter

2.1. Control system
The control system is the basic element of the active power filter. Its task is to determine the
reference currents or voltages and inject them into the supply system (usually through a voltage
inverter - VSI). Determining the reference (optimal in a given sense) compensating currents
requires use of power theory [3, 11]. Its task is to describe energy phenomena occurring in the
electrical circuit and to define their properties. The instantaneous power pq [1–3, 11] theory
is most often used in control systems of active power filters. As part of research conducted in
this field, the possibility of using fixed-point and floating-point digital signal processors was
analysed. Performance of diﬀerent control algorithms has also been tested using PSpice and
Matlab packages. This software makes it possible to develop eﬀective control algorithms. They
can be used to improve selected power quality coeﬃcients in various power supply configurations.
2.2. Dynamic properties of APF
Another research area was the analysis and development of methods for improving the dynamic
properties of active power filters. As part of these studies, the time dependencies occurring in the
real control system were analysed. For this purpose, a detailed model of the active power filter
(APF) system was developed in the PSpice environment [12]. As a result of the analysis, two
basic sources of delays occurring in the control system were identified. The first one will occur
in reference currents as a result of calculation time and the working cycle of the system. The
negative eﬀect will be a shift in time of reference currents. However, it was found that the delay in
the follow-up regulator of the compensator’s current has a greater eﬀect on the system operation.
The results of simulations were verified with an APF laboratory model. The results of analysis of
signal filters influence in the control system has been presented in subsequent publications [12,
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13]. It has been shown that with proper selection of filter parameters for instantaneous power
decomposition in the APF control algorithm it is possible to obtain a steady state after 5 ms
(i.e. after ¼ of the 50 Hz signal period) from the instant of load change. However, the choice
of a filter requires a certain compromise – better dynamics of the system or worse filtration of
higher harmonics or incomplete symmetrisation. A sample of the instantaneous power component
filtration results is shown in Fig. 2.

Fig. 2. Sample of instantaneous power p(t) filtration results (low-pass filter),
Butterworth approximation: (a) f p = 20 Hz; (b) f p = 70 Hz, Chebyshev
approximation; (c) f p = 20 Hz, (d) f p = 70 Hz. The steady state is marked as
blue and the transition state as red

Elimination of negative impact of delays occurring in the control system was described in
article [14], where the use of a predictive control system was proposed. This type of control system
requires a software development of an APF circuit discrete model, on the basis of which predictive
values of the inverter output voltages will be generated. The proposed solution has been simulated
in the Matlab/SIMULINK environment and compared to the hysteresis and proportional-integral
regulators traditionally used for this purpose. The analysis of the simulation results has shown
that the predictive control system makes it possible to obtain much better results of harmonics
elimination and better dynamics of the control system than using the hysteresis or proportionalintegral controller – Fig. 3.
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Fig. 3. Simulation results of control system with predictive voltage observer (source
current waveforms) [14]

Simulation results were also confirmed by the values of the source current (after compensation) THD coeﬃcient presented in Table 1 (THD of source current before compensation was
approx. 26%).
Table 1. THD values comparison for diﬀerent types of regulators [14]
Regulator type

THDI in %

Hysteresis

16

PI

8

Predictive with interpolation

5.5

Predictive with voltage observer

5.6

The use of the predictive controller with an observer simplifies a measurement system, reduces
noise in voltage measurement and the impact of interference on the final filtration eﬀect.

3. Sizing and placement of APFs in power networks
Problems with power quality may have very far-reaching consequences. The increasing number of nonlinear loads, which are the main cause of power quality deterioration, makes research in
this field more and more important. On the other hand, the economic costs are among key factors
limiting more frequent use of active power filters. Thus, methods of APF sizing and placement,
which ensure required improvement of power quality along with the minimization of economic
costs, are of great practical importance.
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The problem of optimal APFs allocation has been considered in many papers. The aim of
optimization usually consists in determination of placement of APFs with minimum nominal
currents [15–19] and with still guaranteed reduction of distortions below the limits, indicated by
standards [20]. The other approach consists in minimization of voltage total harmonic distortion
coeﬃcients, telephone interference factors, motor load losses or harmonic transmission line losses
[21–25]. In this case the maximum acceptable APF nominal currents are defined as constraints
of the optimization task. Moreover, a multi-objective optimization approach has also been used
in order to simultaneously minimize several objective functions [26–30].
Since the nominal current determines the APF price, it has just been assumed in many
publications that the optimization of the APF sizes leads also to the cost reduction and the
economic goal is thus automatically taken into account [19, 27, 29, 31]. Our research has showed
that such a simplified approach could lead to suboptimal solutions and the direct application of
a cost-eﬀective objective function gives better results. There are a few papers in which objective
functions are directly based on investment costs [15, 18, 26, 28]. However, contrary to our
approach, the APF cost is assumed to be a linear function of its size [15, 18, 26, 28].
In our research, it has been assumed that APFs can be controlled either by a standard or
a modified algorithm. The former assumes that the APF injects currents, which cause the line
currents at the point of installation to be sinusoidal and this is equivalent to local reduction
of distortion. The latter requires information about voltages and currents in all network buses
and enables global reduction of distortion. The second approach is similar to network-wide
harmonic reduction and cooperative control presented in [19, 25] and [31]. The impact of the
fixed cost of the APFs in investment costs using a fuzzy approach has been investigated in [32]
and [33].
If the problem under consideration consists in placing active power filters in a network
consisting of N buses, then the minimum number of the APFs is equal to 1 and the maximum
possible number is equal to N – in this case there is an APF in each bus. Moreover, the APF
ratings, i.e. nominal RMS currents, should be determined in order to obtain the assumed power
quality indices. For a given power system, this problem may be stated as an optimization task
with constraints defining the power quality as well as economical requirements. The optimization
task may be defined as follows [34]:

{

min

W
∑
}

k ), Im(I k ), T [w]
Re(Iw
h
wh
w=1

)
(
g Iwk ,

where:
w is the APF index, w = 1, 2, . . . , W , W ≤ N,
W is the number of buses in which APFs can be placed,
g(·) is the nonlinear mapping between the economic cost and nominal APF current,
T[w] is the bus number for the w −th APF,
Iwk is the current RMS value for the APF placed in the bus number T[w],
k is the h−th current harmonic phasor for the APF placed in the bus number T[w].
Iwh

(1)
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The solution to basic problem (1) as well as to its modifications for diﬀerent APF control
algorithms and constraints has been presented in [34–38]. The main constraints taken into account
include:
– required level of voltage THD coeﬃcients in all system buses,
– required level of RMS values of voltage harmonics in all system buses,
– maximum nominal RMS current value of the applied APFs,
– maximum RMS values of successive APF current harmonics.
The solution to problem (1) requires power flow as well as optimization calculations. They have
been carried out using PCFLO and Matlab software, respectively. A library called PcfloPackage
has been developed in order to synchronize calculations in both software tools [34] – see Fig. 4.

Fig. 4. Information exchange between software used to solve the problem
of APF sizing and placement

The proposed algorithms of APF sizing and placement have been verified using two test
systems of diﬀerent size. The first one contains 20 buses with 8 DC distributed motors driven
by 6-pulse line-commutated adjustable speed drives (ASD) which are main harmonic sources in
the system. It is presented in Fig. 5 and its detailed description can be found in [39]. The second
one contains 445 buses with 37 nonlinear and 186 linear loads and its detailed description can be
found in [40].
Exemplary results of the APF placement in the system shown in Fig. 5 for W = 2 are presented
in Fig. 6. It can be noticed that the final allocation of the APFs is defined by T[6] and T[13], which,
in this case, represent buses number #8 and #15, respectively. The voltage THD coeﬃcients have
been decreased to less than 5% in all buses (the coeﬃcients before compensation have been
presented in Fig. 5) – see Table 2. The compensation cost in this case is equal to 9.1% in relation
to the cost of full compensation, i.e. the APF placed in each bus with a nonlinear load. Results
for W = 1, i.e. only 1 APF is placed, and W = 3, i.e. 3 APFs are placed are also shown in Table 2.
However, the relative costs in these cases are higher than for W = 2.
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Fig. 5. Test power system [39]

It must be stressed that such result can be obtained if the control algorithm input data for each
APF includes currents and voltages in all system buses. Results for the other control algorithms
and diﬀerent goal functions or constraints have been described in monograph [34].
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Fig. 6. Indices of buses in which APFs are placed in successive iterations
of the algorithm for W = 2

Table 2. THDV coeﬃcients in the system shown in Fig. 5 after APF placement
THDV, % for

Bus index w
W=1

W=2

W=3

1

4.0

4.0

3.9

8

4.4

4.5

4.4

10

4.4

4.4

4.4

11

4.5

4.5

4.4

12

4.5

5.0

4.8

13

4.5

4.7

4.6

15

5.0

4.8

4.8

20
Relative cost
APF placement

1.2

1.2

1.2

20.5%

9.1%

10.2%

#12

#8, #15

#13, #14, #15

4. Conclusions
This paper constitutes the first part of the report on long-time research conducted in the
Institute of Electrical Engineering and Computer Science at Silesian University of Technology
by team of scientists led by Prof. Marian Pasko. The research has principally been related to
selected problems in the field of analysis and synthesis of systems aimed at symmetrisation and
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improvement of some power quality parameters. Theoretical analysis and verification of results
by means of simulation and laboratory experiments using developed prototypes have been carried
out. In eﬀect, many national and international conference papers and journal papers, including
those on JCR list, as well as 6 monographs have been published.
Application of predictive controllers in active power filters enables enhancement of their
dynamic properties as well as further reduction of a current THD coeﬃcient. It has been shown in
this paper that not only the sizing but also the APF placement is a key factor on the way to power
quality improvement. Taking into account the results of team research, software solution which
allows optimal APF placement and sizing based on Matlab and PCFLO has been developed.
A nonlinear relation between the costs and APF nominal parameters has been implemented for
the first time. The obtained results for some test power systems have confirmed that it is possible
to considerably reduce the costs of power quality improvement by means of APFs. It must be
stressed that so far the high costs have obstructed wider application of the APFs.
The subject area has not been closed yet and investigations in this field are under way in many
academic and industrial research centres.
References
[1] Afonso J., Couto C., Martins J., Active filters with control based on the p-q theory, IEEE Industrial
Electronics Newsletter, vol. 47, no. 3, pp. 5–10 (2000).
[2] Akagi H., Kanazawa Y., Nabae A., Instantaneous reactive power compensators comprising switching
devices without energy storage components, IEEE Transactions on Industry Applications, vol. 1A-20,
no. 3, pp. 625–630 (1984).
[3] Akagi H., Watanabe E.H., Aredes M., Instantaneous power theory and applications to power conditioning, John Wiley & Sons Inc., USA (2007).
[4] Bhattacharya S., Divan D.M., Banerjee B., Synchronous frame harmonic isolator using active series
filter, Proceedings of EPE, Firenze, Italy, vol. 3, pp. 3030–3035 (1991).
[5] Fukuda S., Furukawa Y., Kamiya H., An adaptive current control technique for active filters, Proceedings of Power Conversion Conference, Osaka, Japan, pp. 789–794 (2002).
[6] Gawlik W.H.M., Time domain modelling of active filters for harmonic compensation, IEEE Bologna
Power Tech Conference, Proceedings of IEEE Bologna Power Tech, Bologna, Italy (2003).
[7] Mikołajuk K., Toboła A., Average time–varying models of active power filters, Przeglad
˛ Elektrotechniczny, vol. 1, pp. 53–55 (2010).
[8] Watanabae E.H., Aredes M., Compensation of non-periodic currents using the instantaneous power
theory, IEEE PES Summer Meeting, Seattle, USA, pp. 994–998 (2000).
[9] Woo-Cheol L., Taeck-Kie L., Dong-Seok H., A three-phase parallel active power filter operating with
PCC voltage compensation with consideration for an unbalanced load, IEEE Transaction on Power
Electronics, vol. 17, no. 5, pp. 807–814 (2002).
[10] Sozański K., Three phase active power filter with selective harmonics elimination, Archives of Electrical Engineering, vol. 65, no. 1, pp. 33–44 (2016).
[11] Maciażek
˛
M., Power theories applications to control active compensators, in Benysek G., Pasko M.:
Power Theories for Improved Power Quality. Power Systems Series, UK, pp. 49–116 (2012).
[12] Buła D., Maciażek
˛
M., Pasko M., Optimization of time delays in active power filter control algorithm,
Proceedings of VIII Computional Probelms of Electrical Engineering CPEE, Wilkasy, Poland, Przeglad
˛
Elektrotechniczny - Konferencje, vol. 2, pp. 102–105 (2007).

Vol. 67 (2018)

Selected methods for improving operating conditions of three-phase systems – part I

601

[13] Pasko M., Maciażek
˛
M., Buła D., Signal filters influence in control algorithms of active power filters,
Przeglad
˛ Elektrotechniczny (in Polish), vol. 84, no. 6, pp. 101–104 (2008).
[14] Maciażek
˛
M., Pasko M., Predictive control algorithms of active power filter, Przeglad
˛ Elektrotechniczny (in Polish), vol. 86, no. 4, pp. 154–157 (2010).
[15] Wang Yan-Song, Shen Hua, Liu Xue-min, Liu Jun, Gou Song-bo, Optimal allocation of the active
filters based on the TABU algorithm in distribution network, Proceedings of International Conference
on Electrical and Control Engineering ICECE, Wuhan, China, pp. 1418–1421 (2010).
[16] Gehrke C.S., Lima A.M.N., Oliveira A.C., Evaluating APLCs placement in a power system based on
real-time simulation, Proceedings of IEEE Energy Conversion Congress and Exposition, Raleigh, NC,
USA, pp. 2011–2016 (2012).
[17] Moradifar A., Soleymanpour H.R., A fuzzy based solution for allocation and sizing of multiple active
power filters, Journal of Power Electronics, vol. 12, no. 5, pp. 830–841 (2012).
[18] Ziari I., Jalilian A., Optimal placement and sizing of multiple APLCs using a modified discrete PSO,
International Journal of Electrical Power and Energy Systems, vol. 43, no. 1, pp. 630–639 (2012).
[19] Kennedy K., Lightbody G., Yacamini R., Murray M., Kennedy J., Online control of an APLC for
network-wide harmonic reduction, IEEE Transactions on Power Delivery, vol. 21, no. 1, pp. 432–439
(2006).
[20] IEEE Std 519-1992 IEEE Recommended practices and requirements for harmonic control in electric
power systems.
[21] Hong Y.-Y., Chang Y.-K., Determination of locations and sizes for active power line conditioners to reduce harmonics in power systems, IEEE Transactions on Power Delivery, vol. 11, no. 3,
pp. 1610–1617 (1996).
[22] Keypour R., Seifi H., Yazdian-Varjani A., Genetic based algorithm for active power filter allocation
and sizing, Electric Power Systems Research, vol. 71, pp. 41–49 (2004).
[23] Ramos D.F.U., Cortes J., Torres H., Gallego L.E., Delgadillo A., Buitrago L., Implementation of
genetic algorithms in ATP for optimal allocation and sizing of active power line conditioners, Proceedings of IEEE/PES Transmission & Distribution Conference and Exposition, Caracas, Venezuela,
pp. 1–5 (2006).
[24] Dehghani N., Ziari I., Optimal allocation of APLCs using genetic algorithm, Proceedings of 43rd
International Universities Power Engineering Conference UPEC, Padova, Italy, pp. 1–4 (2008).
[25] Gehrke C.S., Lima A.M.N., Oliveira A.C., Cooperative control for active power compensators allocated
in distributed networks, Proceedings of IEEE Energy Conversion Congress and Exposition, Raleigh,
NC, USA, pp. 2764–2768 (2012).
[26] He N., Xu D., Huang L., The application of particle swarm optimization to passive and hybrid active
power filter design, IEEE Transactions on Industrial Electronics, vol. 56, no. 8, pp. 28412851 (2009).
[27] Ziari I., Jalilian A., A new approach for allocation and sizing of multiple active power-line conditioners,
IEEE Transactions on Power Delivery, vol. 25, no. 2, pp. 1026–1035 (2010).
[28] Yue H., Li G., Zhou M., Wang K., Wang J., Multi-objective optimal power filter planning in distribution
network based on fast nondominated sorting genetic algorithms, Proceedings of 4th International
Conference on Electric Utility Deregulation and Restructuring and Power Technologies DRPT, Weihai,
China, pp. 234–240 (2011).
[29] Rafiei S.M.R., Kordi M.H., Griva G., Yassami H., Multi-objective optimization based optimal compensation strategies study for power quality enhancement under distorted voltages, Proceedings of
IEEE International Symposium on Industrial Electronics, Bari, Italy, pp. 3284–3291 (2010).
[30] Carpinelli G., Proto D., Russo A., Optimal planning of active power filters in a distribution system
using trade-oﬀ/risk method, IEEE Transactions on Power Delivery, vol. 32, no. 2, pp. 841-851 (2017).

602

M. Pasko, D. Bula, K. Debowski,
˛
D. Grabowski, M. Maciazek

Arch. Elect. Eng.

[31] González-Romera E., Romero-Cadaval E., Ruíz-Arranz S., Milanés-Montero M., Overall power quality
correction in distribution networks by active power filters. Optimization of location and strategy,
Przeglad
˛ Elektrotechniczny, vol. 88, no. 1 A, pp. 51–55 (2012).
[32] Moradifar A., Akbari Foroud A., Cost-eﬀecive optimal allocation and sizing of active power filters
using a new fuzzy-MABICA method, IETE Journal of Research, vol. 62, no. 3, pp. 307–322 (2015).
[33] Moradifar A., Akbari Foroud A., A hybrid fuzzy DIAICA approach for cost-eﬀective placement and
sizing of APFs, IETE Technical Review, vol. 34, no. 5, pp. 579–589 (2017).
[34] Buła D., Grabowski D., Lewandowski M., Maciażek
˛
M., Pasko M., Piwowar A., Walczak J., Analysis
and optimization of active power filter placement, Monograph no. 449 (in Polish), Publishing House
of the Silesian University of Technology, Gliwice (2013).
[35] Grabowski D., Maciażek
˛
M., Pasko M., Sizing of active power filters using some optimization strategies,
COMPEL – The International Journal for Computation and Mathematics in Electrical and Electronic
Engineering, vol. 32, no. 4, pp. 1326–1336 (2013).
[36] Maciażek
˛
M., Grabowski D., Pasko M., Active power filters – optimization of sizing and placement,
Bulletin of the Polish Academy of Sciences, Technical Sciences, vol. 61, no. 4, pp. 847–853 (2013).
[37] Maciażek
˛
M., Grabowski D., Pasko M., Genetic and combinatorial algorithms for optimal sizing and
placement of active power filters, International Journal of Applied Mathematics and Computer Science,
vol. 25, no. 2, pp. 269–279 (2015).
[38] Maciażek
˛
M., Grabowski D., Pasko M., Lewandowski M., Compensation based on active power filters
– the cost minimization, Applied Mathematics and Computation, vol. 267, pp. 648–654 (2015).
[39] http://web.ecs.baylor.edu/faculty/grady/ (Grady W.M., PCFLO and HAPS. Understanding Power System Harmonics), accessed January 2018.
[40] Maciażek
˛
M., Pasko M., Optimum allocation of active power filters in large supply systems, Bulletin
of the Polish Academy of Sciences, Technical Sciences, vol. 64, no. 1, pp. 37–44 (2016).

